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Abstract In this paper, we consider quaternion-valued fuzzy recurrent neural networks with
time-varying delays on time scales. Different from the previous literature, we use a direct method
to obtain our theoretical results to avoid decomposing the model into real-valued or complex-
valued systems. Then, we obtain some sufficient conditions on the existence, uniqueness, and
Sp-global exponential stability of weighted Stepanov-like pseudo almost periodic solution on
time scales of the considered model by applying inequality analysis techniques on time scales,
a fixed point theorem, and composition theorem, and by constructing an appropriate Lyapunov
function. At the end of this work, we give a numerical example and simulations to illustrate the
effectiveness of the obtained results.

1 Introduction

In recent decades, neural networks that take value in real (RVNNSs) and complex (CVNNs) do-
mains have been widely studied. However, sometimes RVNNs or CVNNs are not applicable
to certain engineering problems, especially when the data is three-dimensional or more. (For
example, four-dimensional signals, color images, and body images.) As a result, more general
and advanced NNs than CVNNs, which are quaternion-valued neural networks (QVNNS5), have
been used. In addition, it should be noted that the quaternion was introduced in 1843 by the
British mathematician W.R. Hamilton ([18]) is widely used in several domains, such as physics,
computer graphics, and modern mathematics ([16, 24]), to generalize the properties of complex
numbers to multidimensional space. Moreover, the quaternion representation is more compact
and the calculation speed is faster than the matrix representation. QVNNs can therefore handle
multi-level information and require only half of the CVNN connection weight parameters ([20]).
Likewise, in the case of quaternion-valued recurrent neural networks (QVRNNSs), everything
we have described remains valid because it is capable of learning characteristics and sequential
data modelling. Furthermore, QVRNNs contain other forms of NNs, such as QVNNS5 ([28]) and
quaternion-valued Hopfield NNs ([19]). Because all of these applications rely heavily on their
dynamics, the study of various dynamic behaviors for quaternionic neural networks has piqued
the interest of many researchers ([6, 29]).

The fuzzy theory was first conceived by L.A. Zadeh in the 1960s. However, it took almost 20
years before it became more widely used at a practical level. Not long ago, Yang and Yang ([31])
developed a fuzzy neural network (FNNs) based on conventional NNs that incorporates fuzzy
logic into the conventional NN structure and preserves local cell-to-cell connectivity. Besides,
it is important to consider both the fuzzy logic and the delay effects on the dynamic behavior of
NNs ([21, 30]).

As we know, discrete and continuous recurrent neural networks play a key role in theoretical
research and applications. Also, discrete-time neural networks are more beneficial and conve-
nient for numerical simulation and computation than continuous-time NNs. Hence, not only
do we need to study continuous-time neural networks, but we also need to study discrete NNs.
To avoid the difficulties of studying the dynamic properties of continuous and discrete systems,
respectively, it is helpful to study these properties on time scales, which Stefan Hilger ([17])
introduced in his PhD thesis in order to unify continuous and discrete analysis. As a result, using
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time scale dynamic systems, subjects such as the existence of a solution, stability, floquet theory,
periodicity, and the dynamics of NNs can be studied more precisely and broadly. ([10, 11, 12]).
Recently, the existence and stability of the periodic solution on time scales has been one of
the most attractive themes in the context of various kinds of abstract dynamic equations ([9]),
partial dynamic equations ([13]), integro-dynamic equations ([2]) and general dynamic systems
([25]). For example, in ([22]) the authors studied the existence and global exponential sta-
bility of pseudo almost periodic solution for neutral QVNNs with delays in the leakage term,
and the authors in ([32]) obtained some sufficient conditions for the global asymptotic stabil-
ity of FNNs. Very recently, M. Es-saiydy and M. Zitane ([8]) introduced another notion called
weighted Stepanov-like pseudo almost periodicity on time scales (W .S? P AP), which naturally
generalizes the classical notion of periodicity and its various extensions (anti-periodicity, almost
periodicity, weighted pseudo almost periodicity, Stepanov pseudo almost periodicity, etc.).

To our knowledge, no paper has been published on the existence and Stepanov global exponential
stability of the W.SP P AP solution of QVFRNNs with time-varying delays on time scales. This is
important both in terms of theory and application, which is also a very difficult issue. Motivated
by the above statement, we summarized the innovation points of this paper as follows : (I) we
integrate fuzzy operations into quaternion-valued RNNs with time-varying delays on time scales.
(IT) For the time being, this is the first time that the W .SP P AP dynamics of a delayed QVFRNNs
are being investigated on time scales, which can unify both continuous time and discrete time
cases of RNNs. The QVFRNNSs proposed in this work also contain real-VFRNNs and complex-
VFCNNs as their special cases. (III) We take into account another oscillation space that has
never been taken into account in the different classes of recurrent neural networks.

The organization of this paper is briefly described as follows: In Section 2, we make some
preparations for the next sections. In Section 3, we will provide the model of QVFRNNS. In
Sections 4 and 5, some sufficient conditions are derived to ensure the existence and SP-global
exponential stability of a unique weighted Stepanov-like pseudo almost periodic solution of
considered QVFRNNSs. In Section 6, we provide a numerical example to illustrate the feasibility
of our abstract results.

2 Preliminaries and functions spaces

In this section, we shall first recall some fundamental definitions, lemmas which are used in what
follows. Throughout this paper we fix p > 1 and (X, || . ||) is a Banach spaces. We denote by N,
Z, R and C the set of positive integers, the set of integers, the set of real and the set of complex
numbers respectively.

2.1 The algebra of quaternions

Definition 2.1 ([26]). The algebra of quaternions Q is an extension of complex numbers defined
in a space composed of four elements denoted 1, i, j, and k representing a rotation. Element 1
corresponds to identity. The skew field of the quaternion is determined by

Q:={zx=2B+2li+ 275+ 2Kk},

where 2%, 2/, 2/ and z¥ are real numbers and the elements 4, j, and k obey the Hamilton’s

multiplication rules:

« All possible products of 4, j, and k:

ij=—ji=k, jk=—kj=1i, ki=—ik=j, *=j"=k=-1
« The quaternion conjugate is defined by: z=af —2li— 27§ — 2KE.
» The norm of « is defined by : | z |o= Vaz.

Lemma 2.2 ([26]). For any u,v € Q, if P € Q™*™ is a positive-definite Hermitian matrix, then

v + tu < @Pu+ P~ 'w.
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2.2 Essentials of time scales
Definition 2.3 ([3]). Let T be a time scale, that is, a closed and nonempty subset of R.

(1) The forward and backward jump operators o, p : T — T and the graininess p : T — RT
are defined, respectively, by

ot)=inf{s €T : s>t}, pt)=sup{seT:s<t}, plt)=oc()—t
(ii) The point¢ € T is called left-dense, left-scattered, right-dense, or right-scattered if p(t) = ¢,
p(t) < t,o(t) =t,oro(t) >t respectively

(@iii) A function f : T — R is called right-dense continuous or rd-continuous provided that it
is continuous at all right-dense points in T and its left-side limits exist (finite) at left-dense
points in T. A function f : T — R is called continuous if and only if it is both left-dense
continuous and right-dense continuous.

(iv) If T has a left-scattered maximum m, then T* = T \ {m}; otherwise T* = T.

(v) A function p : T — R is called p-regressive provided 1 + u(t)p(t) # O for all t € T*.
The set of all regressive and rd-continuous functions p : T — R will be denoted by
R = R(T) = R(T; R).

(vi) We define the set R of all positively regressive elements by 8™ = R (T) = RT(T; R) =
{pePR: 1+ pu(t)p(t) >0forallt € T}.

(vii) Let a,b € T, with a < b, [a,b], [a,b), (a,b] and (a,b) being the usual intervals on the real
line. The intervals [a,a), (a,a], (a,a) are understood as the empty set, and we use the
following symbols :

[a,b]r = [a,b] T, [a,b)r =[a,b)NT, (a,b]r = (a,b]NT, (a,b)r = (a,b)NT.
Definition 2.4 ([3]). A time scale T is called invariant under translations if
N={reR:t£7eT;,VteT}+#{0}.

Definition 2.5 ([3]). If p € R, then we define the exponential function by :

entts) =0 { [ p(r)ar ).

for s,t € T, with the cylinder transformation

log(1+hz) ifh=+0
Z, if h=20.

Definition 2.6 ([3]). For p € R, define a circle minus p by

Lemma 2.7 ([3]). Let p, g € ‘R, So,
1) eo(t,s) = land ep(t,t) = 1;
2) ey(t,s) = oqy = eenls,t);
3) (ep(t.s))* = p(t)ep(t, s);
4) [Yep(c,a(t))p(t)At = ey(c,a) — ep(e,b), (a,b,c € T).

Definition 2.8 ([3]). For f : T — X and s € T\ {max T}, f2(¢) € X is the A-derivative of f at
s if for € > 0, there is a neighborhood V' of s such that for ¢t € V|

1 £ (a(s) = () = f2(s) (o(s) = t) I< e | o(s) — 2| .
Hence, f is A-differentiable on T provided that f2(s) exists for s € T.
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Definition 2.9 ([1]). f : T — X is a delta measurable function if there exists a simple function
sequence { fj : k € N} such that fj(s) — f(s)a.e.inT.

Definition 2.10 ([1]). f : T — X is a delta integrable function if there exists a simple function
sequence { fx : k € N} such that fi(s) — f(s) a.e. in T and,

k—o0

lim / | Fe(s) — F(s) | As =0.

Then, the integral of f is defined as

/T F(s)as = lim / fu(s)As.

Definition 2.11 ([1]). Forp > 1, f : T — X is called locally L? A—integrable if f is A—measurable
and for any compact A—measurable set ¥ C T, the A—integral

[E | £(s) IIP As < oo,

The set of all L? A—integrable functions is denoted by L (T; X).

loc

2.3 Weighted Stepanov-like pseudo almost periodic functions on T

This subsection is devoted to recall some definitions and the important properties of weighted
Stepanov-like pseudo almost periodic functions on time scales introduced by M. Es-saiydy and
M. Zitane ([8]).

Definition 2.12 ([27]). B C T is called relatively dense in T if there exists [ > 0 such that
[a,a + a]lr N B # 0, a € T. We call [ the inclusion length.

Definition 2.13 ([8]). A function f € BC(T, Q) is called almost periodic on T if for every ¢ > 0,
the e—translation set of f :

E(fie) ={r eIl || f(t+7) = f(t) o<, Vi € T}
is relatively dense in IT. The space of all such functions is denoted by AP (T, Q).

Let U denote the collection of functions (weights) p : T — (0, 00)r, which are locally
integrable over T such that ;1 > 0 almost everywhere. Let p € U, for r € IT with r > 0, we
denote

W) = / H(t)At,

where Q, = [t() -1t + ’I“h‘ (to = min{[O, OO)T})

Consequently, we define the space of weights by
M= {M cU: tlgqfru(t) > O’JEEON(QT) — oo} )

Throughout this paper, we fix 1 < p < oo, u € M, and T be an almost periodic time scales.
Definition 2.14 ([8]). A function f € BC(T, Q) is said to be p—ergodic (f € PAPy(T,Q, )
if

1

Jim s | ) g mt)at =0

Definition 2.15 ([8]). A function such that f(.) € BC(T,Q) is said to be weighted pseudo
almost periodic (f € PAP(T,Q, u)) if f is written in the following form:

f=g+09,
where g € AP(T,Q) and ¢ € PAPy(T, Q, ).
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We set,
K inf{ |7 [;7€T, 7#0}, if T#R,
)1, if T=R.

Let f € LP (T,Q). Define :

loc

1
3

K
o Il llsw: L2 (T, Q) — R* as - || £ [lsr= sup,ey (;( K () As)

*c Cry(T;Q)={f:T — Q: fis rd-continuous} .

* BCrq(T;Q)={f:T — Q: f is bounded and rd-continuous} .
« LY (T;Q)={f:T — Q: fislocally L? A — integrable} .

« BSP(T;Q) = {f € L, (T:Q) | f [lsv< o0}

Definition 2.16 ([8]). A function f € BSP(T, Q) is called Stepanov-like almost periodic on T,
(f € SPAP(T,Q)) if for every € > 0, the e—translation set of f :

T(fie)={r€lIL; || ft+7)— f(t) |lsr< e, Vt € T}
is relatively dense in IT.

Lemma 2.17 ([27]). For e > 0, T(f, €) is relatively dense in R if and only if T'(f, ¢) is relatively
dense in IT.

Definition 2.18 ([8]). A function f € BSP(T,Q) is said to be weighted Stepanov-like ergodic
onT (f € WSPPAPy(T,Q, p)) if :

' 1 1 K ) 5 B
A o, (e [ 1700 ) e —o.

Definition 2.19 ([8]). A function f € BSP(T,Q) is said to be weighted Stepanov-like pseudo
almost periodic on T or briefly S?—weighted pseudo almost periodic (f € WSPPAP(T,Q, u))
if f is written in the following form :

f=9+¢
where g € SPAP(T,Q) and ¢ € WSPPAPy(T,Q, ).

Now, we recall the Bochner-like transform on time scales.

If T # R, we fix a left scattered point w € T, there is a unique n; € Z such that t — n, K €
[w,w + k)T. Let
N, = t, T=R,
ng T#R.

Definition 2.20 ([27]). Let f € BS?(T,Q). The Bochner-like transform of f is the function
f¢:T xT — X defined for all ¢, s € T by

fe(t,s) = f(NK + s).

And we have

I f llse=I1 Il -

Definition 2.21 ([8]). A function f € BS?(T,Q) is said to be p-Stepanov-like pseudo almost
periodic if its Bochner-like transform f¢ is u-pseudo almost periodic in the sense that there
exist two functions g, h such that f¢ = g¢ + h¢, where g¢ € AP(T,BS?(T,Q)) and h¢ €
PAPy(T,BSP(T,Q), p).

Lemma 2.22 ([8]). If f1, fo € WSPPAP(T,Q", u), then fi + fa, fif € WSPPAP(T,Q", ).
Proposition 2.23 ([8]). (W SPPAP(T,Q", ), || . ||s») is a Banach space.
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3 Model Description And Hypotheses

In this paper, we consider the following quaternion-valued fuzzy recurrent neural networks
(QVFRNNSs) with time-varying delays on time scales which are defined in the following lines:

xlA(t) = *all’l + Z Oélm fm CCm + Z ﬂlm fm mm(t —0m (t)))+
. 3.1)
Do () oy (2 ( — )+ A\ N (Db (@ (t = 0 (1)) + Li(t), teT.

<

1

where | € {1,2,...,n}, n corresponds to the number of units in neural networks; T is an almost
periodic time scale; Q is a Quaternion algebra; z,(¢) € Q corresponds to the state of the Ith unit
at time ¢; a;(t) = diag(ai(t), ax(t), ..., an(t)) denotes the rate which the ith neuron will reset its
potential to the resting state in isolation when disconnected from the network and external input,
fm,and by, : Q — Q are output transfer functions; 7;,,,(.), A\ (.) € Q, are the elements of fuzzy
feedback MIN template and fuzzy feedback MAX template, respectively; \/, /\ denote the fuzzy
AND and fuzzy OR operation, respectively; oy, (.), Bim(.), present the connection weights, the
discretely delayed connection weights, and the distributively delayed connection weights, of the
mth neuron on the / neuron, respectively. d,,(.) corresponds to transmission delays at time ¢ and
satisfy ¢ — 6,,(¢t) € T for t € T; and I;(.) denote the state input of the [¢h neuron.
The initial condition of system (3.1) is of the form

xl(s) = pl(s)v s € (—O0,0]T,
where p; is rd-continuous and p; € L} ((—00,0]7,Q) I =1,...,n.

Now, we will list a few hypotheses which will be used for the rest of this article.

(H1) : Let p e M, forall ¢t € IT
1(Qr47)

i AT 0 and Tm M)
lt|—oo () [t|—o0 p(Qr)

(Hz) : For all 1 < I,m < n, the functions aym(.), &m(.), Bim(.) € WSPPAP(T,Q, ) and
functions 7, (.), )\lm(.) 6m(.) € SPAP(T,Q) N C!,(T,Q), such that

0<dm() <8, 0<6 —05()<1—385()

(M3) : There exist positive constants Ly,, Ly, such that for any u, v € Q, the activity functions f;,
hy € Crq(Q, Q) satisfying

| filw) = fi(v) |
| hi(u) — i (v) lo

IN

sz |U_U‘Q’

IN

Ly |u—vlg.
Furthermore, we suppose that f;(0) = h;(0) = 0.
As a convenience, we have introduced these notations which simplify the writing of the equa-

tions:

ff=sup|ft)|o, f= tnel']fl:' | £() lo, af =supai(t) >0, & = 1nfal + 1nfal ji = sup pu(t),

teT teT teT
and
1 B8 M L, ~ AbLn,
L* = max q |: O[ - fm + lm f m lm m lm m ,
{ 2, Z (EEALAD SATEE T AP Sy

with Ml(q) = @.

arq
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4 Weighted Stepanov-Like Pseudo Almost Periodic Solution on T

In this section, we will present a new conditions for the existence, uniqueness, and S?-global
exponential stability of weighted Stepanov-like pseudo almost periodic solution of QVFRNNs
(3.1) on time scales based on the Banach fixed point theorem, composition theorem, and the

theory of calculus on time scales.

Lemma 4.1 ([5]). Suppose z,, and y,, are two states of system (3.1). Then we have

\/ ulmhm(xm) - \/ ulmhm(ym)
m=1 m=1

and

/\ Ulmhm(wm> - /\ ulmhm(ym)
m=1 m=1

m=1

< Z | wim || b (Tm) = B (ym) | 1< m <.
m=1

Lemma 4.2. Suppose that condition (1) and (Hz) hold. If function f € WSPPAP(T,Q, ),

then f(.—6(.)) € WSPPAP(T,Q, ).

Proof. Since f € WSPPAP(T,Q, i), we can write f = f1 + fa, such that f; € SPAP(T, Q)
and f, € WSPPAP(T,Q, u1). Obviously, forall t € T

flE=0(t) = fi(t = 0(t) + falt = (1)) = Fr(t) + Fa(t),

where, F1(t) = fi(¢t — d(t)) and F»(t) = f2(t — 6(¢)). By the properties of Stepanov-like almost
periodic functions, thus Fy(t) = fi(t — 4(t)) € SPAP(T,Q).
It remains to show that F, € WSPPAPy(T,Q, u1). Indeed, since f, € WSPPAP)(T,Q, i), we

get, forallt € T

1

1 t+ K P

Thus,

am s (] a6 As)’l’w)m

(1—§8(s))r r=+o0 (L)

1 . 1
“rtoo M(Qr)

< # lim L
- (1 _ 5*)% r——+0o0 ,U/(QT)
< # lim ——
T (1- 5*)% r—+o0 11(Q;)

It follows from condition (%) that
lim

1

p

p(t)At,

| [tHE=o(t+k)
L Ge L,

7)1 )

/gr <11< /:;KS | £2(2) 1§ Az) " ()AL,

(;M / T(t = 8) | u(t)AL,

[ rW s+
[to—r—48,to+r—4]

J

im s [ ([ 1 s s s

T lg plt + DA,

T+

1 _
<——  lim 7/ I(¢ t+ 8)At,
er i sy f, 1T lese+d)

r+8

(
=0.

1= ) mree Q) i(Qy5)

[ 1T o ute+d)ar,

r+8
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Which implies that F, € WSPPAP)(T, Q, p1). Consequently, f(.—d(.)) € WSPPAP(T,Q, p).
O

Remark 4.3. Our previous composition theorem is more general than [theorem 3.23, ([8])] and
[lemma 3, ([S])].

Lemma 4.4. If a function f € C,.4(Q, Q) satisfies condition (#3) and h € WSPPAP(T,Q, p),
then foh € WSPPAP(T,Q, p1).

Proof. By the Stepanov-like pseudo almost periodicity of h, one can write h = h; + h, where
hy1 € SPAP(T,Q) and h, € WSPPAPy(T,Q, i) For all t € T. We pose

foh(t)=foh(t)+foh(t)—foh(t)=Hi(t)+ Hat),

where, H\(t) = f o hi(t) and H(t) = f o h(t) — f o hy(t). Since hy € SPAP(T,Q), then for
everye > 0, T(hy,e) = {7 €IL; || hi(t + 7) — hi(¢) ||sr< &, Vt € T} is relatively dense in IT.
From Lemma (2.17) we have, T'(h(.), ) is relatively dense in R i.e. Ve > 0,3 > 0, Va € R,
r € la,a + 1],

1 t+ K » % £
sup ?/ | hi(s +7) = hi(s) [§ As <L—f.
t

teT
Therefore,

1 t+K » % c
sup E/ | fohi(s+7)—fohi(s) | As <Lf.L—f<e.
t

teT

Then, T'(f o hy(.),¢) is relatively dense in R, which shows that H;(.) € SPAP(T, Q).
Now,

) 1 1 t+K » %
ey f (e 10 ) o
1

. 1 1 K . v
= lim Q) /Q (K/t | foh(s)—fohi(s)[§ AS) u(t)At,

< tim ([ 1 - ) o

1

) Lf 1 t+K ?
< 1 — — h PA t)At
< Jm as )L ([ 1) as) nioms

A
3

Consequently, H(.) € WSPPAPy(T,Q, ), which ends the demonstration. O
Lemmad.5. If p,,(.) € WSPPAP(T,Q, 1), mm (.), \im () € SPAP(T,Q), 6, (.) € SPAP(T,Q)
and (H3) holds, then

\ i G- = 6 ())s \ A (- — () € WSPPAP(T, @, ).
m=1 m=1

Proof. By using Lemmas (4.2) and (4.4), we get
Epn() = hm (pm(. — 0m(.)) € WSPPAP(T,Q, u).

So, En(.) = Apm(.) + Bm(.), where A,,(.) € SPAP(T,Q) and B,,,(.) € WSPPAPy(T,Q, p).
Furthermore,

V B () =\ tim() A (8) + N/ i (0B (8) = \/ 1 (£) A (2),
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Where U (t) = /Iy im (£) A () and Vi (¢) = /1y i (8) Ea (8) = /vy i () Ay, (2). First,
let us show that U;(.) € SPAP(T, Q). We use the fact that 4,,,(.), i (.) € SPAP(T,Q), then for

all ¢ > 0 and n € N*| the following sets T (Am(.), ﬁ) , T (Am(.), 555 ) are relatively dense

in R, where i = maxi<;,;m<n SUp,cr | 7(s) |@ and A = maxi<; <y, supyer | A(s +7) |g - Let

D=T <Am(.), 2;77) nT (Am(.), ﬁ) .

Then, D is relatively dense in I1. Let 7 € D, t,s € T, by using the Minkowski inequality, we
have

p

teT

1 t+ K
= sup —/
teT \ I Ji
n

= ing (;{/t " \/ mm(s +7)Am(s+7) — \/ Mim (8) Am (s + 7)

m=1 m=1

1 t+K
sup (K/ | Ui(s + 1) = Ui(s) [ As)
t

n

\/ Mim (5 + 7)Am (s +7) — \/ M (5) A (s)

m=1

m=

n

+ \/ Nim (8) A (s + 7) — \/ Nim (8) A (5)
m=1 m=1

=

n

1 t+ K
= sup —/
ter \ IX J; \/

m=

Mm (s + 7)Apm(s+7) — \/ Nim (8) A (s 4+ 7)

m=1
p
As)
Q

p
As)
Q

o=

n n

1 t+ K

m=1

According to Lemma (4.1), we obtain

1 t+K P
sup | — Ui(s+71)—=U(s) |% As
sup K/t | Ui(s +7) = Ui(s) 1§

L
P

IN

n 1 t+ K
Ssup (g [ s+ 7) = (o) Bl Ao 7) 5 )
m— t
1

1 t+ K 1
#30s (g [ At ) — Anls) Bl (o) B as)
o t

1 t+K %
(5 [ st 7)) 1y )
t
1

(;{ /tt”( | A5+ 7) — An(s) 2 As> \

IA
e
[ M
g

< e

This implies that D C T (U;(.), ¢) . Accordingly, T (U;(.), ¢) is relatively dense in R, and U;(.) €
SPAP(T,Q). It remains to show that V;(.) € WSPPAP(T,Q, u). Indeed,

1

u(flz)/g (zlc/ Vils) g As) o)A
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- i (e

n 1 1 t+ K p
sup  sup | mun(s 7/ —/ B..(s) |5 As | u(t)At.
mzzjltegrtgsgmx | ( ) |Q N(Qr) Q, K J, | ( ) |Q ( )

Notice that B,,,(.) € WSPPAPy(T,Q, u). Thus,

! L )
limi/ —/ Vils As t)At
oo (@) Jo, \ K J, 1 e .

1

1 1 t+K P
gC’limi/ —/ B,.(s) [P As t)At,
im o5 L&) 1B as ) ul)

=0.

n

\/ Mim (8)Em(s) — \/ M (8) A (8)

m=1 =1

IN

Where C} = Y77 SUp,cq SUP,< <y i | Tim(8) |@ - Hence, Vi(.) € WSPPAP(T,Q, ).
Ultimately, for 1 <I,m <m

V (o (pn (. = 6,(.))) € WSPPAP(T, Q, o).

m=1

Similarly, we can get

/\ )\lm('>hm (pm(' - 5m('))) € WSPPAP(Tvaﬂ)'

O

Theorem 4.6. Let p = (p1,...,pn) € WSPPAP(T,Q, ). Under assumptions (Hy — Hs), the
nonlinear operator defined by,

(A)(t) = / bons (b o () Xu(s)As, 1=1,..m.

— 00

where

Zalm fm pm + Zﬂlm fm(pm( _6m(t)))

+ \/ M () e, (P (8 = 6 (£))) + /\ Aim (£) P, (pin (8 = 0m (1)) + Li(t)

1

P >=

maps WSPPAP(T, Q, u) into itself.

Proof. From previous assumptions one can easily see that (A,); is well defined and continuous.
Applying the composition theorem of weighted Stepanov-like pseudo almost periodic functions
(Lemma (4.2)) and Lemma (4.5) it follows that the function Y;(.) belongs to WSPPAP(T, Q, u).
Now, let Y; = W, + Z, with W, € SPAP(T,Q), Zl() € WS;DPAPO(T,Q,‘U). So, (Ap)l(t) =
(Ap)i(t) + (B,)u(t) with

(A(t) = / s (£, () Wi(s)As,

— 00
and

(B)i(t) = / S (t, 0())Zu(s)As.

— 00
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To complete the proof, we break the proof in two steps.

Step 1 : We will prove that (A,);(.) € SPAP(T, Q). Since W;(.) is Stepanov-like almost peri-
odic then for all e > 0, T(W(.), ¢) is relatively dense in I1. Let ¢, s € T and 7 be a Stepanov-like
almost period of W (.) then,

A +7) — (A0 o = \ | tentto@Wits+nas— [ teu (o) Wis)as) |
— 0 —o0 Q
< [ o (t,o(s)|Wi(s+ 1) — l(s)|QAs
0
< [ tem(O.o(s)|Wilt+ 5+ 1)~ Wi+ 5) s
<

, 0 v
M/ (q) (/ ée<ﬁép)(0,0'(8))|Wl(t+S+T) Wlt+s|Q ) .

p P
At>
Q

By using Fubini’s theorem, we have

sup <[1( /tlt]JrK’(Ap)l(t +7) = (Ap)i(t)

t €T
1 t+K D 0 P %
< sup —/ Mlq./ . (Oa NIWi(s+t+7)—Wi(s+1t)| AsAt|
t €T K t — 00 6<T Q
1 0 t+K p ¥
< M (q) / e aw(0,0(s)) sup — Wi(s+t+7)—Wi(s+1t)| AtAs]| |
—o0 (%) tIE'H‘K t Q
1 0 t+K p ¥
< M (q) / € ar (0,0(8))sup— Wit +7)—Wi(t)| AtAs |
oo O(F) et K Ji 0

< M (Q)M/ (p)e < Me.

Where M = max;<;<,, M;* (q).M} (p), which implies that 7' ((A,);(.), Me) is relatively dense
in IT. Hence, (A,);(.) € SPAP(T,Q).

Step 2 : The next step consists of showing that (B,);(.) € WSPPAPy(T,Q, 11). By using the
Holder’s inequality and Fubini’s theorem we get,

1

/| (; / B |6A5>pu(f)AtS(M(Qr))‘l’ [/ (; | 1B I6As>u<t>m

In addition,

‘/S Eoa(s,0(2)) Z1(2)Az

—0o0

Which implies that

1
P

INA
=
0
z

)

1 K, 0
; V@ (Il(/t M (q)[ 12 (00(2)) | Zn(s+2) 4 Am) u(t)At

(q) /0 eomr)(0.0(2) / / | Zi(s + 2) 5 Asp(t )AtAz]l

P

IA
=
©
N% I~
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So, one has

< g (W@ (@) M (@
« (/_OOC ée(aép)(o,a(z))@/grfl(/t% | Zu(s+2) I} Asu(t)AtAzy,
< i [ oot [ [ 1ae ot Asu(t)AtAz] g
< i |[ o 00D s [ (; [ 1zt As) % u(t)AtAZ] :
< @] [ 0ot [ (; JARETEET As)é
x (}1{ [ asean As> B ]
< M@ 2NE

1 1

x{/_oooée(f>(0,a(z))[u(glzr) /Q (;{ /tm | Zu(s+2) |4 As)qu(t)At]Az}p.

The Lebesgue dominated convergence theorem and Z;(.) € WSPPAP)(T,Q, i) lead to

. 1 1 [trK ) P B
tim o (K [ 1eae @As> ()t =0,

Therefore, (B,):(.) € WSPPAPy(T,Q, ). Thus, the nonlinear operator (A4,);(.) maps
WSPPAP(T,Q, ) into itself. This completes the proof of Theorem (4.6). |

Lemma 4.7. Suppose that the assumptions (#; — H3) hold. Then || po ||s»< C. Where py =
{(po)i}iey, and (po)i(t) = [* o (t.0(s))Li(s)As 1 <1<n.

Proof. By using the Holder’s inequality, we get

1 t1+K t P %
Il = s (5 [ |[_teuttotnne)| )
t1 €T t —0o0 Q
1 0 ti+K L
a & - - p
< M/ (q) tSllg)T (/_OC ee(aép)(OJ(z))K ) | Ii(z + 1) [§) AtAz)
1 0 1 tr+K %
< M/ e o, (0,1(2))—= L(%) |5 ATA ,
< ai@sm ([ e 0160 [ 1001 s )
1 1
< M ()M (p)- || I |sr<C.

1 1

with C' = max; <<, M, (q) M} (p). || I ||s» - =
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Lemma 4.8. Under assumptions (*; — H3). For all | = 1, ..., n, the nonlinear operator (A,); is
a self-mapping from D° to D°. Where

CL*
@0 = {p:pe WSPPAP(T7Q7M)7H P — Po ||Sp§ lL*}

Proof. Let p € ®° and ¢ > 1 such that % + % = 1. It follows from Holder’s inequality that

LA —polt) g = ‘ | _toulto) [Zalm Vi (o (2)) +

Z /Blm(z)fm(pm(z - m + \/ nhn m prn(z - 5771(2))) +

—_

3

Non(Vhs (2 — () ] Az

)

Q

P >-

1

Wi @] [ o m 0.00)

+ ) Bun(z + 1) fm(pm(z +t = 62 + 1))

m=1

Q=

S (D (o= + )

m=1

IA

+ \”/ Mm(z + ) hm (pm(z +t — (2 + 1))

m=1

n P %
+ A\ N2+ Dl (o (= + £ = (2 + 1)) Az} .

m=1 Q

Which implies that
I (Ap)1(8) = po(t) [ s

1 t1+K t
= s {K/t / éoa (t,o( <Zazm ) fm (P (2))
1 1 —0o0

+ Z,Blm fm pm - m \/ nlm pm(z - 57?7(2)))

P 1
>

+ /\ )\lm m an(Z - 5m(2))):|AZ At:| I s
Q
1 0 t+K| n
< M) sup [ [ o @etenge [ 3 amle+ 0 otz +0)
+ Z 5lm(2 + t)fm(pm<z +t- 5m(z + t))) + \/ nlm(z + t)hm (pm(z +1t— 5m(Z + t)))
+ /n\ Xim (2 + ), (pm (2 + 1 — (2 + 1)) A(z+t)Az]p,
m=1 Q
1 0 X I A X
< Mm@ | [ e 0oty [ 3 @ (m(0) +

Zﬁlm fm pm t_(s (f)))
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+ \/ Mim (O) B, (pin (£ = 6 ())) + /\ N (E) oy (o (= 01 t))) AfAz]
Q
1 1 | [tk ™ A%
< M/ (q)M}(p)| sup */ Z | aim (@) [§] fm (P (D)) 1 AT
t,eT K 1o
r 1 thh+K n “ R %
woup [ [ 32 1m0 ) fmlonti—5m ) 1y ]
t,e€T L t
DR L . X A G
w50 [ [ D 1 @) 1 o= 5,0 8
t,e€T L m=1
LK 7 A 5
+ sup / Z | )‘lm |Q| ho, (pm( —0m (t2))) |6 At] >,
t,eT L ty
i v 51 f 771 L,
< q Z’ m m m
- lréllagxn {M |:Z almLfm Z 1 _ (5* = Z 1 _ 5* kS
"N L, ”
+ Z 1 H P llse,
m=1 (1 - 5;kn)p
< L pllse-

In addition, for any p € D°, we get

[ pllse<Il p—polls» + | pollsr< IC;LLZ + C = 5. Otherwise,
CcL*
A(t) — » .
I (Ap)e) — polt) llsw< 7

which implies that (4,); € D°, so the mapping (4,); is a self-mapping from D° to D°. O
Theorem 4.9. Assume that (H;)-(Hs) hold. Then, system (3.1) has a unique weighted Stepanov-

like pseudo almost periodic solution in the region D°, provided that L* < 1.

Proof. Forany p,¢ € ®° and m = 1, ...,n we have

1 (Ap)u(t) = (Ap)(t) llsw
- [;{ [ e (Zalm (o)) Fn(6m(2)
+ Z 6lm frn pm( - 57”(2))) - fm(d)m(z_ 5m(z))))
+ \/ Nim (2) e (pm (2 — 6m (2))) — \/ Nim (2) em (pm (2 — 0 (2)))
m=1
" /\ N () (i — /\ (M (G = () ) 2| ]
Q

L
p

1 B noLn
< Mq lm f77l lm m
m{ {mzlalm o3 Sl 35 Ml
"N Ly, }
+ 3 B 15— 6 s,
mzzla—am)%
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<L |lp—ollse< 1.

According to the well-known contraction principle there exists a unique fixed point z*(.) such
that (A,);z*(t) = x*(t). Besides, z*(.) is a weighted Stepanov-like pseudo almost periodic
solution of the system (3.1) on time scales in ©°. This completes the proof of Theorem (4.9). O

Remark 4.10. The models studied in ([23, 26]) are considered without fuzzy effects. If y = 1
and T = R, then, our results is clearly more general and more sophisticated than results in
previous references.

5 SP-Exponential Stability Of p-Stepanov-like pseudo-almost periodic
solution

In this section, we will study the SP-global exponential stability of weighted Stepanov-like
pseudo-almost periodic solution of QVFRNNS (3.1) on time scales.

Definition 5.1. The dynamical networks (3.1) is said to be SP-globally exponentially stable, if
there exist positive constants o with ©a € 8T and R > 0 such that

H y(t) - I(t) HSPS Réea(tao)v vt € (07 OO)']T-

Where z(.) = (z1(.),z2(.), ...,zn(.)) is a weighted Stepanov-like pseudo almost periodic so-
lution of QVFRNNSs (3.1) on T and y(.) = (y1(.),%2(.), -, yn(.)) is an arbitrary solution of
QVFRNNSs (3.1) on T.

Theorem 5.2. Suppose that assumptions (7 )-(#s) hold, and L* < 1. Then the unique weighted
SP-pseudo almost periodic solution of system (3.1) is SP—globally exponentially stable on T
whenever

3 . - v/ 42 )
El = - —i—al — Z al (alm) (sz)

a
! m=1

n

= e (6 (5007 () af () () i (a,)* (E0)) >0

m=1

Proof. Letv € [0, 00), we consider the function v — ©;(v) defined by

3 (vd
®l<)—v+——al+§jal otV (L) +Zexpw—exp>

a [=rE
m=1
x(@wmfwm%wﬂwg<u»+@ma>wm)<o
We have
0,(0) =~ —a + Z aj (af,) 2(Ly,)

X(ﬁ(ﬁ%)(Lﬁ)*ﬂﬁ(Am)(Lmz (m;f<me)<<x

Since the function @,(.) is continuous on [0, o). So, we can choose the positive constant
0 < @ < minj<;<y, G, such that

3 exp(aji) exp(ad)
®l( )—a—l———al—i-Zal alm Lfl +ZW

m=1

X (aik (Bltn)z(Lfl) +a?< (>‘ltn) (th) +a?< (77I+m) (Lhz) ) <0.
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Let x(.) be the weighted SP-pseudo almost periodic solution on T, and let y(.) be an arbitrary
solution of QVFRNNS (3.1) on T. We set Y;(.) := x;(.)—v;(.) and construct a Lyapunov function
as follows :

n

V() =) [ Yi(t) [§ 2a(t,0) +ZZ€XP01u_e;kp ad)

=1 =1 m=1
t
% (ai (Bn)” (L) + ai () (L) + af () (L)) /t R [ 2a(0(2),0)Az.

Computing the A-derivative of V(.), we get

A(t) = aéa(t,0) Z | Yi(t) B +éa(t,0) Y YA®)YI(E)

=1

5
. Z Z eXPW—eXW) (a7 (B (L) +ap (M) (Lny)* + af () (L, )2)

=1 m=1
% [Ea(t,0) | Yi(t) [ —(1 = &5, (1)) exp(—adm(t))ea(t,0) | Yi(t — 5, (1)) 3] -

We know that 1 — ¢4, > 1 — 6* and exp(ad). exp(—ad,,(t)) > 1, then it follows from Lemma
(2.2) that

n

VA(L) < aéo(t,0) ) | Yi(t) [5 eatOZal|Y t) 1%

=1 =1

Z < Z Oélm fm xm( )) - fm(ym(t))) -Qim (t) (fm (xm (t)) - fm(ym (t)))ﬂf

; Y(“Y() +éa<t,o>i(iﬂlm [ E (R () B M R 3)))
=1 m=1
B8 (o (= 0 (8) = sl = 0, (0) i + 1))

n

201,003 (V0 ¢ = 80 (8)) =\ (Ot = 5,6 )
m=1

=1 m=1
X ( \/ D (6 e (2 (£ = G (£))) — \/ T (8) B (Yo ( — 5m(t)))>a7 +ealt,00S Yl(ti;/l(t)
e Z < /\ At () (€ (t = 8 (8))) = /\ A (8) o (g (¢ — 5m(t)))>
- ( /n\ MO 0 = 5 (0)) = A\ N = 80 ) + 202,00 3 1
m=1 m=1 — ;

+>. CTP_(O:;Z) (aZ‘ (85 (Ls) +a; (M) (Ln)* +af (0)))’ (th)2>

l
x (exp(ad)ea(t, 0) | Yi(t) [§ —(1 = 05, ())2a(t,0) | Yi(t - 65, (1)) [3)
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Otherwise, for [ = 1,...,n, we have 3" | | Yi(t) [§< éca(t,0)V(0), where ©a € R+, Then

Z ‘ )/l(t) |6§ éepa(t70)v(0)p7 p > 2.

Consequently,

b

0)V(0)?
- P < éopalt, S
Z: ARG K pz2

noq totK p t+K t+K 5 (t,0)V(0)
E R < g p < —@pa .

V(0)Pégap(t,0) (exp(—apK) — 1)
e )

1 t+K
— Y, P Az <
S MEegas< 2

According to the previous inequality, we can obtain

1 t+K i n (¢ oK) — 1 %
musw(/ |m@_M@6M>Sv@%yﬂKmmap> >
=1,..., n¢ T K £ K eap

Finally,

1
[z —yllsr< V(O)ee?(t’()) (exp(—aPK) - 1> < Réga(t,0)
> Sap

P

Where R = &S) (W) . Therefore, the weighted SP-pseudo almost periodic solution
Kp

x of QVFRNNSs (3.1) is SP-globally exponentially stable on time scales. This completes the
proof.

Remark 5.3. To our knowledge, there is no results concentrated on Stepanov-like almost peri-
odic, Stepanov-like pseudo almost periodic, and weighted Stepanov-like pseudo-almost periodic
solution for QVFRNNSs with time varying delays on time scales. As a consequence, the obtained
results in this work are essentially new and the methods used in this paper can also be applied
to study the W.SP PAP dynamic on time scales for some other models of dynamical neural net-
works.

6 Numerical Example

In this section, we give an example to illustrate the feasibility and effectiveness of our results
derived in the previous sections.

Example 6.1.Letn =1 =m = 1,p =g =2, a = 1 and the coefficients are taken as follows:

1 1 . 1
filz)) = §t+i1 sin(t) + Zk7 & =1, ay =8+ 2jcos(VTt),

1 1
—jsin(zf + 2] + 2 +2f) + —ktan(z{ + ),

1
—al + —zcos(wt) 0 0

hi(z1) = 0

40
an(t) = %j sin(\ﬁt) + %j exp(—t4), B11(t) = icos(mt) + iexp(—t),

n(t) = %k(cos(wt) +cos(V3t)), An(t) = ——k(cos(wt) + sin(V/5t) +

60 )

1+
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1
I = yicos(V2) + g jsin(rt) + ksin(t),  p(t) =2 + sin(t).

By calculating, we have

Lfl §7 Ly, = 40’ 5T =0,
1
ap =1 B =2 nfq:)\ﬁ:%,

Case1: if T = Rwehave u(t) = o(t) —t =t—t =0 Vt € T, then i = 0. Moroever,
L*~0.125 < 1.

F

% B w B

P4 o4 E S

T
L]
P T

Figure 1. Behavior of the state variables 2, 2!, 2/ and 2 of QVFRNNs (3.1) on
T =R.

Case2:if T =Zwehave u(t) =o(t)—t=t+1—-t=1 Vte T, then = 1.Inaddition, we
have L* ~ 0.157 < 1. Also, E| ~ 6.375 > 0. Finally, according to Theorem (4.9) and Theorem
(5.2), the system (3.1) has a unique (2 + sin(¢))-Stepanov-like pseudo almost periodic solution
in the region D°, which is SP-globally exponentially stable.

HE ]
L]

Figure 2. Behavior of the state variables =7, 1, z{ and z{* of QVFRNNS (3.1) on
T=7
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Remark 6.2. For all we know, this is the first paper to study the weighted Stepanov-like pseudo
almost periodic dynamics of Quaternion-valued fuzzy recurrent neural networks with time scale
delays. There are no known outcomes that could lead to the conclusion of the example (6.1).

Conclusion

In this paper, some sufficient conditions are obtained by applying, the theory of time scales cal-
culations, the Banach fixed point theorem, and by constructing an appropriate Lyapunov function
to ensure the existence, uniqueness and stability of positive W.S? PAP solution of QVFRNNs
(3.1).
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